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This paper compares the size and book-to-market value factors of Fama and French (1993)
alongside Momentum of Jagadeesh and Titman (1993) with two Liu (2006) liquidity factors
formed from 1 year rebalancing and 1 month rebalancing respectively. A heterogeneous and
comprehensive sample of the top blue chip stocks of all national Asian equity markets with
further differentiation undertaken between sub samples formed for Japan only and Asia
excluding Japan for period January 2000 to August 2014. Our empirical results suggest
that multifactor time invariant pricing models based on augmented capital asset pricing
model (CAPM) framework are ineffective in explaining the cross section of stock returns
in the presence of significant inter and intra-market segmentation. However an alternative
model specification based on a time varying parameter specification and using same sets of
factors yields significant enhancements in explaining cross section of stock returns across
universe. We find that momentum factor largely lacks significance while a time varying
two factor model, based on CAPM plus liquidity factor, is optimal. The liquidity factor
being that of Liu (2006) and annually rebalanced. Our findings are important for investment
managers seeking appropriate factors and modelling techniques to hedge against risks as
well as firm’s financial managers seeking to reduce costs of equity capital.
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I. INTRODUCTION

The capital asset pricing model (CAPM) has generated a considerable literature
since its initial formulation by Sharpe (1964) and Lintner (1965) with the ba-
sic single factor model being extended through its augmentation with additional
valuation factors purporting to enhance its ability to explain the cross section of
stock returns in a given universe. These typically include returns-based factors
capturing cross sectional differences in size and accounting book to market value
(Fama and French, 1993), momentum (Jegadeesh and Titman, 1993, 2001) and
more recently liquidity (Pastor and Stambaugh, 2003; Liu, 2006). An individual
stock or portfolio’s association with these aggregate factors is then simply inter-
preted as their coefficients in a time series regression (Black, Jensen and Scholes,
1972) where the model intercepts or alphas are expected to be zero (Merton,
1973). The inclusion of such additional factors within an extended CAPM based
framework is subject to debate with adherents arguing of the impact on investor
welfare arising from these necessitating compensatory premiums to be attributed
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to these underlying factors (see Liu, 2006 for detailed discussion). On the contrary
authors such as Lakonishok et al. (1994), Daniel and Titman (1997) and Daniel
et al. (2001) assert that such pricing anomalies associated with these factors are
related to inefficiencies in the way markets incorporate information into equity
prices. Despite this controversy there is a general consensus regarding the impor-
tance of additional factors within a multifactor format — be this expressed through
an intertemporal capital asset pricing model (ICAPM) of Merton (1973) or the
arbitrage pricing model format of Ross (1976). However the question of whether
equities priced with these factors are better priced using local domestic or inter-
national market universes is enduring (see Karolyi and Stulz, 2003). This is due
to unresolved quandaries over segmentation given the fundamental importance of
notions of asset market integration that underscore asset pricing theory. As such
we are motivated to differentiate between contrasting multifactor asset pricing
models yielding varying explanatory power of the cross section of stock returns
while taking account of inherent segmentation within multi-country universes.
Recent research testing the efficacy of asset pricing models within the context of
segmentation has been undertaken by Hou et al. (2010). This focussed on the dif-
ferentiation between contrasting multifactor asset pricing models formed through
the augmentation of single factor CAPM with Fama and French (1993) size and
book-to-market value alongside a variety of cash-flow factors between individual
domestic universes and a global counterpart formed from the 49 constituent mar-
kets. A key limitation in the employment of an array of factors based on firm’s
cash flow balance sheet items is the availability of data within a broader emerging
economy sample, such as across a wider Asian regional universe. Furthermore a
body of recent research suggests liquidity to be a likely candidate factor for consid-
eration in standard asset pricing models. Pastor and Stambaugh (2003) develop a
multifactor pricing model including a simple volume-based liquidity metric while
Liu (2006) finds evidence that a two factor liquidity augmented CAPM better ex-
plains the cross section of stock returns than either the unitary CAPM or the Fama
and French (1993) three factor (henceforth FF3F) models. Furthermore Jagadeesh
and Titman (1993, 2001) find evidence of price-based momentum performance
factor in yielding robust explanation of cross section of stock returns while Carhart
(1997) further developed this into the joint inclusion of momentum factor on top
of FF3F. A principal limitation in all these studies is their almost exclusive focus
on the single country setting of US equity market. Following on from these de-
velopments our first contribution to the literature on application of pricing models
within a multi-country setting is in the differentiation between single factor CAPM
to its augmented counterparts where these are based on FF3F, Carhart (1997) four
factor (4F) augmenting FF3F with momentum, and two factor liquidity models
of Liu (2006) where these use two rival liquidity factors: one based on an annual
rebalancing and holding period, and the other based on monthly rebalancing.
Our second contribution to the literature arises from our relaxing the
time-invariant constraints on parameters estimated within standard multi-factor
augmented CAPM frameworks and allowing for parameter coefficients to
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stochastically vary over the duration of sample period. This follows a number
of applied studies using such time varying parameter asset pricing models based
on Kalman filter such as Brooks et al. (1998) in studying a sample of Australian
industry portfolios, and Hearn (2010) studying four South Asian equity markets,
namely India, Pakistan, Bangladesh and Sri Lanka. These studies are generally
constrained in terms of sample time frames and geographic scope. Consequently
our use of Kalman filter time varying parameter methods is an attempt in im-
plicitly taking account of intra-sample segmentation (both intra and inter-market)
within a universe and structural breaks in underlying data series. Furthermore
our application of such methods across a broad and comprehensive Asian sample
alongside sub-samples based on single country (multiple market) of Japan and
Asia-excluding Japan is an explicit attempt in taking account of segmentation.

Our geographic focus on the Asian region is largely justified by this region be-
ing a centre to a large, well developed investment management industry primarily
centred on the developed markets of Singapore, Hong Kong, Japan and Australia
while the region itself is broad with national markets ranging from amongst the
smallest worldwide (e.g., Maldives, Laos and Cambodia) to some of the largest
(such as Tokyo, Singapore and Hong Kong). It is also institutionally diverse with
prominent religions including Orthodox Christianity (Armenia), Islam (Maldives,
Pakistan, Bangladesh and Indonesia), Hindu (India), and Buddhist (Thailand,
Laos, Cambodia) while many societies informal institutional structure is com-
munitarian and feudal in nature centring on extended familial groups (Claessens
et al., 2000). Formal institutions are almost invariably inherited from European
colonial metropoles where these provide the institutional frameworks supporting
the establishment and sustainability of stock markets — including their regulation,
accounting and reporting standards and the enforcement of these. Thus this region
provides an excellent laboratory for the study of segmentation and optimal choice
of valuation factors for inclusion in multifactor pricing models.

Our findings reveal very little statistical support for time-invariant asset pricing
models in general. The expectation of regression intercepts equalling zero is
violated to a high degree as is evident from extremely high F-statistics arising from
application of Gibbons, Ross and Shanken (1989) (henceforth GRS) statistical
test to ascertain likelihood of the intercepts from a number of test asset portfolios
jointly being equal to zero. The extremely high value of F-statistics also precludes
the use of such GRS methods as a means to differentiate between rival multifactor
models. This very high level of rejection of time invariant parameter models is also
a prominent feature of literature with similar results reported by Fama and French
(1993) in US market and Hou et al. (2011) in a global study of 49 countries.
However in contrast the application of Kalman filter time varying parameter
methodology to augmented multifactor CAPM framework points towards the
efficacy in information criterion terms (Aikaike Information Criterion, AIC) of
two factor liquidity augmented CAPM — with the liquidity factor being that of the
1 year rebalanced and 1 year holding factor. Finally we find very little evidence of
a priced momentum factor with this almost wholly lacking statistical significance
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in a time-invariant context while models including this in a time-varying context
have generally lower AIC information criterions. This is in contrast to the evidence
of Rouwenhorst (1998) and Griffin et al. (2003) where some support for this factor
was found in international samples.

We proceed as follows. The next section outlines the institutional differences
across the Asian region and the implications arising from these on liquidity — an
important state variable central to our study — and then elaborates on the liquidity
metric we use (namely that of Liu, 2006). Section III outlines data procurement and
sample universe formation alongside a detailed elaboration of factor mimicking
portfolio construction. Section IV outlines the time invariant parameter and time-
varying models while Section V details the empirical results. The final section
concludes.

II. INSTITUTIONAL ARRANGEMENTS SUPPORTING STOCK
MARKETS ACROSS ASIA

INSTITUTIONAL ARRANGEMENTS

Asia’s informal institutions are generally communalistic and communitarian in
nature with this commonly reflected in a propensity of feudalistic systems centred
on large extended families and clans (Claessens et al., 2000). The communitarian
nature of societies is also reinforced through the dominant religions across the
region with these being Islam (see Kuran (2005) for discussion of communitar-
ian nature of Islam), Buddhist and Taoist, Hindu and both Orthodox Christian
(Armenia) and Roman Catholic (Philippines). However all countries across the
region, with sole exception of Thailand and Japan, inherited formal institutions
from former European colonial metropoles, while Thailand extensively borrowed
English common law governance institutions from neighbouring Malaysia and
Japan actively sought the reformation of its indigenous governance institutions at
the turn of 19™ century thus transplanting European and mostly German civil code
law institutions (DiMaggio and Powell, 1983; La Porta et al., 2008). This is also
evident from the first column in Table 1. A fundamental part of this transplanta-
tion of European origin institutions has been the absorption of indigenous Asian
societies of both formal Western state governance structures alongside as well as
the assimilation of additional institutional structures such as the Western organiza-
tional definition of the corporation (Kuran, 2009). This entails not only the notion
of joint-stock company but also related notions of double entry accounting book
keeping, limited liability, minority investor property rights (Kuran, 2009) and firm
governance structures closely related to the choice of finance: be this equity or
debt, internal or external, relationship-orientated bank or external capital market.

Modern financial institutions, such as banks and capital markets are wholly de-
pendent themselves on equitable government regulation and prudent supervisory
authorities. Furthermore their establishment is often the result of either coercive
isomorphic institutional pressure, through concerted action of colonial metropoles
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or more recently through actions by international financial institutions IMF, World
Bank and regional development banks), such as structural adjustment programs, or
through mimetic isomorphic institutional pressures by indigenous public sectors
and states seeking to alleviate uncertainty through the adoption of well recog-
nized structures that maintain conformity (amongst competing states worldwide)
in structure of formal economic and political apparatus. This conformity or stan-
dardization is particularly important in states, and financial sectors established or
reformed by the state, competing for scarce foreign portfolio and direct investment.
An immediate consequence of this conformity drive in the adoption of Western
formal institutions has been the establishment of stock markets across the Asian
region as well as the universal adoption of Western corporate organizational form.
However the degree of successful assimilation of these into the deeper sociologi-
cally defined informal institutions within indigenous societies varies considerably
across Asia. This differential in adoption and adaption is equally reflected in vary-
ing levels of regulation and surveillance, differences in accounting standards and
auditing as well as legal and regulatory enforcement of standards. Collectively
these issues define varying transactions costs between and within equity markets
across the region. Transactions costs are themselves reflected in liquidity (Liu,
2006; Pastor and Stambaugh, 2003).

These differences in regulation and supervision are evident in column 2 of
Table 1. Here detail is provided of the regulatory and supervisory structures in
place across Asia where these vary from regulatory oversight provided by central
banks in countries such as Philippines, Fiji, Vietnam and Armenia to dedicated
securities and exchange commissions in countries such as Malaysia, Singapore,
South Korea, and Australia and New Zealand. Formal government Ministries of
Finance also have supervisory duties as in the case of Indonesia, China, Cambodia
and India which is a more direct link into the political apparatus of indigenous
nation states.

Differences in permissible separation of ownership from control (as achieved
through ownership diversification) are visible across the region in columns 3
and 4 of Table 1. These detail the listing requirements for all equity markets
and reveal substantial differences ranging from minimum requirements of the
number of stipulated shareholders with an emphasis on diversification to explicit
diversification provisions in the form of minimum percentage divestiture upon
listing. Furthermore considerable differences in financial reporting, accounting
and auditing performance are also apparent with these varying considerably from
very small markets in fledgling transition economies such as Laos and Cambodia
to large developed “world” markets such as Tokyo, Hong Kong, Australia and
Singapore.

In all these differences represent very real differences in transactions costs
between national equity markets across Asia where these in turn are mirrored
in liquidity. This underscores our focus on liquidity in the remainder of this

paper.
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LiQuipity CONSTRUCTS

A key feature of heterogeneous multi country samples such as the Asian region
is the considerable institutional differences between markets which is reflected
in their size and activity and ultimately liquidity. Consequently a direct result
of this heterogeneity from a sample comprising large developed markets such
as Tokyo alongside fledgling exchanges such as Laos, Cambodia and Maldives
is the inapplicability of high frequency measures of liquidity (Goyenko et al.,
2011). Furthermore volume based measures such as turnover are susceptible to
misrepresentation where these record high levels of liquidity in financial crises
or periods of uncertainty that are in reality accumulated masses of sell orders of
investors exiting market. An additional problem limiting the choice of potential
liquidity estimators is a lack of trading data in many smaller markets rendering
measures such as the Amihud (2002) price-impact metric inestimable. A further
pertinent issue is the documented “freezing” of market activity by Easley and
O’Hara (2010) where trading activity is effectively “frozen” with no buy nor sell
orders. Easley and O’Hara argue this to be the result of severe uncertainty rendering
trader unable to rank investment opportunities by expected utility and value.
Inability to rank infers an inability to participate in markets due to uncertainty.
The multidimensional construct of Liu (2006) is one of the few liquidity estimators
capable of handling these issues. Here freezing is represented in terms of a lack
of trading volume — captured in the measure.

The Liu (2006) measure is defined as LM, which is the standardized turnover-
adjusted number of zero daily trading volumes over the prior x months (x = 1, 6,
12)i.e.

IM, = [(Number of zero daily volumes in prior X months)

ey

1/x month turnover | 21x
Deflator NoT D

where x month turnover is the turnover over the prior x months, calculated as the
sum of the daily turnover over the prior X months, daily turnover is the ratio of the
number of shares traded on a day to the number of shares outstanding at the end
of the day, NoTD is the total number of trading days in the market over the prior
x months, and Deflator is chosen such that,

1/(x month turnover)
Deflator

0<

<1 )

for all sample stocks'. Given the turnover adjustment (the second term in brackets
in first expression), two stocks with the same integer number of zero daily trading
volumes can be distinguished: the one with the larger turnover is more liquid.
Thus, the turnover adjustment acts as a tie-breaker when sorting stocks based

!Following Liu (2006) a deflator of 11,000 is used in constructing estimates for LM1.
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on the number of zero daily trading volumes over the prior x months. Because
the number of trading days can vary from 15 to 23, multiplication by the factor
(21x/ NoTD) standardizes the number of trading days in a month to 21, which
makes the liquidity measure comparable over time. LM1 can be interpreted as the
turnover-adjusted number of zero daily trading volumes over the prior 21 trading
days, which is the approximate average number of trading days in a month. The
liquidity measure, LM is calculated at the end of each month for each individual
stock based on daily data. Daily data is available for all markets across the sample
period.

III. DATA
SAMPLE SELECTION

Our final sample is formed from a series of screening stages firstly at the
market-level and then in terms of data availability at an individual stock-level.
As such we initially include all stock markets across Asia where data is avail-
able. Our definition of Asia is broad and extends beyond the MSCI definition?
of “developed” — that focuses on Singapore, Hong Kong and Japan and “emerg-
ing” — that focuses on China, Indonesia, Malaysia, South Korea, India. As such
we also include Australia, New Zealand and the Pacific territories of Fiji and
Papua New Guinea. We also include very small markets recently established in
Laos and Cambodia and markets established in transition economies of Vietnam,
Mongolia alongside “frontier” South Asian markets of Bangladesh, Sri Lanka,
Pakistan and Nepal. In addition we include former soviet central Asian markets of
Armenia, Azerbaijan and Kazakhstan. However data was completely unavailable
from Kyrgyzstan and Uzbekistan despite the presence of small national markets
in both countries®. We also extend our Asian universe to include Indian Ocean
territories of Maldives, Seychelles, Mauritius and Oman. Data limitations from
Bloomberg alongside wholesale omission from Datastream caused our dropping
of Nepal, where only 1 month of data was available, and Azerbaijan owing to
incompleteness and omissions.

We then select stock-level data from the major blue-chip index constituent lists
available in Datastream (as outlined in Appendix Table 4) while we selectively
access data from similar blue-chip index constituents from Bloomberg where
data was unavailable in Datastream. In this latter case we obtained lists of stocks
constituent to blue-chip indices from national stock exchanges and then selectively
downloaded data from Bloomberg. Only in the case of Maldives was data obtained

2MSCI definitions are sourced from MSCI website http://www.msci.com/products/indexes/country_
and_regional/dm/.

3Stock exchange websites in both Russian and English are available in both countries how-
ever there is no capacity to download comprehensive market data on an individual stock ba-
sis. Kyrgyzstan stock exchange website is: http://www.kse.kg/ while its Uzbek counterpart is at:
http://www.uzse.uz/new/main/main.asp. This compounds the lack of data from Bloomberg and Datas-
tream underscoring their omission from further study.
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direct from national stock exchange. We use the stocks constituent to blue-chip
indices as these conform to international investors “investability” requirements, in
terms of marketability and accessibility (foreign ownership restrictions) of these
assets while at the same time avoiding the thorny issue of imposed bias from
pre-screening stocks based upon pre-determined minimum price criteria. This
price pre-screening is evident in the study of Hou et al. (2011) focussing on a
worldwide sample of 49 countries. The use of blue-chip index constituent stocks
also conforms to international asset diversification assumptions regarding inter-
market asset market integration, which is essential in the CAPM methodology,
and thus avoids issues regarding intra-market segmentation which is particularly
prevalent in emerging stock markets. Finally we also include the major market
in countries where there are more than one market present. This is the case
in Vietnam where the Ho Chi Minh stock exchange is larger and has a more
international orientation than its Hanoi-based counterpart as well as in Bangladesh,
where Dhaka forms the basis of our analysis and we omit the regional market of
Chittagong, and Pakistan, where we focus on Karachi, omitting regional markets
such as Islamabad and Lahore. This is also true in India where we focus on Bombay
stock exchange — although the blue-chip index we use captures the largest and
most liquid firms from across India. However we do include the developed regional
markets in Japan outside Tokyo, namely Osaka, Nagoya, Fukuoka and Sapporo
and both Chinese exchanges, Shenzen and Shanghai.

We select a sample time frame from January 2000 to August 2014 with a view
that while being relatively short it is reflective of the period within which many
emerging and frontier markets were established and adopted conventional data
dissemination and financial reporting. We screen our sample to include ordinary
shares only — and omit preference shares, warrants, convertibles, REITs, closed-
end funds, exchange traded funds and depository receipts. Furthermore we adopt
stock screening techniques of Ince and Porter (2003). Firstly any return above
300% that is reversed within one month is treated as “missing” —i.e., if R; or Ry}
is greater than 300%, and (1 + R)"(1 + R..;) — 1 < 50%, then both R, and R,
are set to “missing”.

Following Hou et al. (2011) we ensure accounting ratios are known before
returns and thus match the end of year financial statement data for year t-1 with
monthly returns from July of year t to June of year t + 1. We use the inverse of the
“market-to-book-ratio” (see Appendix Table 2) in Datastream and similarly the
inverse of “Market_Capitalization_to_BV” in Bloomberg to calculate the Book to
Market Value ratios. In addition size is defined as the market value of equity at the
end of June of year t, while momentum (Mom) for month t is the cumulative raw
return from month t — 6 to month t — 2, skipping month t — 1 to mitigate the impact
of microstructure biases such as bid-ask bounce or non-synchronous trading.

Summary statistics for all Asian markets, including Nepal, Kazakhstan, Ar-
menia and Azerbaijan, Fiji and Papua New Guinea that are omitted from further
study, are provided in Table 1. These reveal marked differences in liquidity and
trading statistics across Asian markets. Generally bid-ask spreads are lowest for
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the prominent developed markets of Tokyo, Australia, Hong Kong and Singapore,
where these are typically under 2%, and rise dramatically to the smaller, more
peripheral frontier markets of Fiji, Armenia, Kazakhstan and Seychelles, where
this is typically in excess of 30%. It is notable that Fiji and Seychelles as well
as Papua New Guinea and Maldives use continuous auction trading systems in
markets that are severely constrained by the very limited economy — hemmed in
by a combination of geographic remoteness and the limited land territory of the
islands within which they are situated (see Hearn and Piesse, 2010 for discussion
on constraints facing very small exchanges). However more generally the evi-
dence supports some co-movement between the proportion of daily zero returns
measure and the multidimensional Liu (2006) 1 year ranking metric. Markets
with high daily zero returns (i.e., price rigidity) also have characteristically high
illiquidity reflected in multidimensional Liu metric. This provides some support
for the assertion in Liu (2006) that the metric goes some way in capturing a lack
of minority investor trading due to the costs of informational asymmetry between
firm insiders and minority outside investors. A final observation is that the average
levels of percentage free float co-move to a degree with daily zero returns and
Liu (2006) liquidity measures — namely that higher liquidity appears related to
higher aggregate proportions of free float. An explanation for this would likely
focus on elevated institutional protection for minority shareholder property rights
also facilitating external finance and capital market development thus leading to
elevated liquidity owing to increased participation of minority investors in capital
markets. We omit from further study the markets of Nepal and Azerbaijan owing
to the lack of availability of data while Fiji is omitted owing to a five year gap in
trading due to political instability. Armenia, Kazakhstan and Papua New Guinea
are omitted owing to their significant segmentation with rest of Asia and erratic
time series returns structure — reflected in returns in excess of 1,000%, which
is a function of markets severe illiquidity leading to sudden unprecedented price
movements.

Factor MIMICKING PORTFOLIO CONSTRUCTION

In order to study the influence of factors such as size (market capitalization),
book to market value, momentum, and liquidity on the variation of Asian stock
returns, we follow Fama and French (1993), Liu (2006) and Hou et al. (2011) in
constructing returns-based proxy factors based on zero-investment portfolios that
go long in stocks with high values of a particular characteristic (such as book to
market value, momentum or liquidity) and short in stocks with low values for that
characteristic. Our ultimate goal is to employ the time-series regression approach
of Black, Jensen and Scholes (1972) which has been applied first by Fama and
French (1993) and then more widely across the literature with recent applications
such as Liu (2006) in assessing the practical pricing implications arising from self-
constructed liquidity metric. In this approach the excess returns on test portfolios
are regressed on the returns of various candidate factor mimicking portfolios



278  Bruce Hearn

(hereafter FMPs). The time series slopes have interpretations of their being factor
loadings or factor sensitivities, thereby facilitating our judgement as to how well
various combinations of these FMPs can explain the average returns across a wide
variety of portfolios.

As we use an array of characteristics — namely the size and book to market
value of Fama and French (1993), the momentum of Jagadeesh and Titman (1993)
which is also incorporated into models alongside size and book to market value
by Carhart (1997), and liquidity of Liu (2006) we form our FMPs using two
distinctive techniques. The first relates to the formation of 25 quintile portfolios
using a two-stage sorting process first sorting stocks into five portfolios based on
their size, each of which is further sorted in a second stage by book to market
value of each stock. At each of the two stages any stocks with missing values
of size or book to market value are omitted as are stocks with negative book to
market values. FMPs relating to size are formed from average returns on small size
portfolio minus those on big size portfolio (also termed as SMB or size factor) and
separately high book to market value portfolio minus low book to market portfolio
(also termed as HML factor). It is important to note that portfolio rebalancing takes
place annually in June of each year — in accordance to Fama and French (1993)
and Hou et al. (2011). SMB and HML factors are formed from value-weighted
returns.

In contrast both momentum and liquidity use 10 decile portfolios with stocks
ranked and sorted across portfolios based on their momentum, defined as cumula-
tive return over preceding six months, or liquidity, which is defined in preceding
section following procedures outlined in Liu (2006). The FMP for momentum
is formed following Jagadeesh and Titman (1993) six-month/six-month strategy,
whereby each month’s return is an equal-weighted average of six individual strate-
gies of buying the winner decile portfolio and selling the losing decile portfolio,
with rebalancing occurring monthly*. In order to minimize the bid-ask bounce ef-
fect, we skip one month between ranking and holding periods when constructing
momentum FMP. Momentum FMP is formed from equal-weighted returns.

In terms of the formation of liquidity FMP and stocks are first ranked according
to their respective Liu (2006) liquidity metrics. These are sorted into 10 decile
portfolios with the liquidity FMP formed from returns difference between high
illiquidity decile portfolio and low illiquidity decile portfolios. At this stage we
proceed into the contrasting formation of two respective liquidity FMPs based
on the frequency of rebalancing. The first assumes a simple annual rebalancing
taking place in December of each year — in line with the Fama and French (1993)
procedure. The second assumes a monthly rebalancing with the ultimate FMP

“4For example the momentum FMP return for January 2001 is 1/6 of the return spread between the
winners and losers from July 2000 through November 2000, 1/6 of the return spread between winners
and losers from June 2000 through October 2000, 1/6 the return spread between winners and losers
from May 2000 through September 2000, 1/6 of the return spread between winners and losers from
April 2000 through August 2000, 1/6 of the return spread between winners and losers from March
2000 through July 2000, and 1/6 of the return spread between the winners and losers from February
2000 through June 2000.
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returns formed from the averages across each of twelve annually held liquidity
FMPs with these having been formed through monthly rebalancing — which is
similar to the method employed for the momentum portfolio of Jagadeesh and
Titman (1993)°. This was also employed as a robustness check in Liu (2006).

Evidence of the stock sorting process across all ten decile portfolios, based
on a sort from the Liu liquidity 1 year metric, is provided in Table 3. This is
limited on the Asia overall universe for brevity, while similar profiles are available
from authors from Asia excluding Japan and Japan only universes. The findings
reveal that there is a distinct bias implicit in the stock sorting process at a regional
level where stocks from only a handful of constituent markets feature in the low
illiquidity D1 decile, notably Australia, New Zealand and Singapore, while a
similarly geographically skewed profile exists for the high illiquidity portfolio,
D10. In this latter portfolio the smaller regional Japanese markets, such as Osaka,
Fukuoka and Nagoya feature prominently alongside Pakistan, Mauritius and a
wide dispersion of illiquid stocks drawn from across the region.

This geographic skewness to profiles of the extreme profiles (upon which the
valuation factors are based) is also evident across 1 month rebalanced liquidity
portfolios, momentum and the Fama and French (1993) size and book-to-market
portfolios as evident in Table 4. This evidence alone points to likely problems
with regards segmentation inherent to the formation of valuation factors based on
portfolio sorting process across a widely dispersed geographic regional universe.

Decisions regarding the suitability and optimality of CAPM-based models aug-
mented with certain valuation factors and not others proceeds from the evidence
presented in Table 5. Here descriptive statistics regarding each of the valuation
factors reveals that while their average returns over the sample period are gener-
ally low, there is considerable variation in the standard deviations of these returns.
Furthermore most factors are statistically different from zero — albeit at a low
p < 0.10 level of significance. Jarque-bera non-normality tests, as with skewness
and kurtosis test statistics reveal that several of the factors returns series deviate
substantially from ideal statistical Normal distributions. However deviations of
this size are anticipated in such a broad, diverse sample encompassing all of Asia.

SUsing monthly rebalancing for an annually constructed liquidity measure with annual holding pe-
riods the monthly liquidity factor return for January 2005 (for example) is formed from 1/12 of the
return spread between high liquidity ranked stocks and low liquidity ranked stocks for January 2003
through January 2004 (with the subsequent decile portfolios held annually), 1/12 of return spread
between high and low liquidity stocks for February 2003 through February 2004, 1/12 of return spread
between high and low liquidity stocks for March 2003 through March 2004, 1/12 of return spread
between high and low stocks for April 2003 and April 2004, 1/12 of return spread between high and
low liquidity stocks for May 2003 through May 2004, 1/12 of return spread between high and low
liquidity stocks for June 2003 through June 2004, 1/12 of return spread between high and low liquidity
stocks for July 2003 through July 2004, 1/12 return spread between high and low liquidity stocks for
August 2003 through August 2004, 1/12 the return spread between high and low liquidity stocks for
September 2003 through September 2004, 1/12 return spread between high and low liquidity stocks
for October 2003 through October 2004, 1/12 return spread between high and low liquidity ranked
stocks for November 2003 through November 2004, and 1/12 return spread between high and low
liquidity ranked stocks for December 2003 through December 2004.
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More generally correlations are low between all factors while they are highly
statistically significant. This mitigates concerns over multicollinearity from their
joint inclusion into multifactor models while also providing some insight into
the uniqueness of each factor in not being closely related to other factors nor
to common underlying trends in data series. Furthermore autocorrelations are
minimal too. Finally the evidence regarding the intrinsic differences between the
highest and lowest illiquidity-sorted decile portfolios (D1 and D10) is provided in
panel 4. This in turn reveals substantial differences between the constituent stocks
within each portfolio which provides some support for their employment in the
liquidity valuation factor formation.

IV. MODELS
TimE INVARIANT PARAMETER AUGMENTED CAPM FRAMEWORK

The standard capital asset pricing model (CAPM) of Sharpe (1964) and Lintner
(1965) states that excess returns on a stock or portfolio of stocks are positively
related to those of the market. Formally this is stated in expected returns:

E(rp) — rre = BulEhne) — 1] (3

where r,, is the returns on a portfolio p of stocks at time interval t, 7;,, is the returns

on market portfolio and ry, the risk free rate. This can be rearranged and estimated
by OLS regression:

Tpr — e = o + By (s — 771) + €ir 4

where «; is the constant, or Jensen alpha, 8, is market coefficient and ¢;; is an
independently identically distributed (iid) disturbance term.

Following Fama and French (1993) the one factor CAPM can be further aug-
mented with expected returns attributable to size and book-to-market effects:

Erpe) — rpe = BulE@ne) — r] + Bsup E(SMB) + Bum E(HML) - (5)

where the additional SMB and HML terms are the size and book-to-market factors.
This can be rearranged and estimated by OLS regression:

Tor = Tpe = o + By (e — 140) + BsupSMB; + B HML; + &, (6)

Following Carhart (1997) and Hou et al. (2011) we augment this three-factor
Fama and French model with momentum (Mom):

E(r,) — 1z = BulEw) — 1] + Bsup E(SMB) + By E(HML)
+ ﬂM()m E(M()m) (7)

where the additional Mom term is momentum factor. This can be rearranged and
estimated by OLS regression:
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For — 1 = & + By (b — 1) + BsupSMB; + Bavr HML,
+ IBMom Mom, + Eit (8)

Liu (2006) introduces a two-factor liquidity model with the single factor CAPM
being augmented by an additional liquidity (illiquidity) factor (ILLIQ):

E(r,) —rpe = BplE(ne) — rr] + Buig EALLIQ) (€))
which in turn can be operationalized through OLS methodology into:
T — = o + Bi(he — 1) + BuiigILLIQ, + €5 (10)

Finally we include all factors, namely size, book-to-market value, momentum
and liquidity on top of the market factor which in terms of expected returns can
be expressed as:

E(r,) —rpi = BulE(n) — 1] + Bsup E(SMB) + Bry E(HML)
+ Butom E(Mom) + Bpuig E(ILLIQ) (1)

which in turn can be operationalized through OLS methodology into:

For — 1 = Q; + Byl — 1) + BsusSMB; + By HML,
+ ﬁMomMomt + ﬁlllinLLIQt + Eit (12)

where the variables are described above and ¢;; is an independently identically dis-
tributed (iid) disturbance term. The model is estimated using time series Ordinary
Least Squares (OLS) techniques, following Black, Jensen and Scholes (1972), in
line with Fama and French (1993); Pastor and Stambaugh (2003); and Liu (20006).
The expectation is that the Jensen alpha should not be statistically different from
zero given the theoretical relationship between an individual portfolios expected
returns and those of the market (Markowitz 1959). However, Scholes and Williams
(1977) found that using standard OLS resulted in beta estimates that are biased
downwards for securities infrequently trading and upwards for those traded more
often. Dimson (1979) also found the beta estimate is inefficient in thinly traded
stocks and proposes a correction technique based on the aggregation of betas from
lagged and leading regression coefficients. Dimson and Marsh (1983) propose a
second correction technique, which uses a trade-to-trade method measuring and
matching returns between individual stocks or portfolios and the market index
between the times of the last trades in successive months. The use of standard
OLS here follows the work of Pastor and Stambaugh (2003), Liu (2006) and
Martinez (2005) who use these techniques extensively in their studies involving
multifactor CAPM models capturing liquidity effects. However the limitations of
standard OLS must be taken into account particularly when applied to the smaller
and significantly less liquid markets such as Philippines and Indonesia.
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In addition to our standard time-series study of parameter coefficients attributed
to various factors for a single market universe — namely the aggregate Asian
universe, we also assess the performance of all the time series models in explaining
returns of first the 25 size and book to market value quintile portfolios and then the
10 decile liquidity portfolios, formed through the stock sorting process across three
consecutive universes: aggregate Asia, Asia excluding Japan and then Japan only
(including all the regional Japanese markets and Tokyo). We judge each model by
the Gibbons, Ross and Shanken (1989) (hereafter referred to as GRS) F-test for
the hypothesis that the intercepts are jointly equal to zero across the test assets
of interest. It is notable that this methodology is that unconditional and ignores
potential time variation in the premiums. Further limitation is that it ignores that
slope coefficients may vary over time. While Harvey (1991), Chan et al. (1992),
Ferson and Harvey (1993, 1994) amongst others have proposed time varying
conditional asset pricing tests we develop our study through the application of the
Kalman filter time varying parameter methodology to asset pricing models in the
next section to address this limitation.

TmME VARYING PARAMETER AUGMENTED CAPM FRAMEWORK

Following Brooks et al. (1998) the time varying parameter equivalent of the
linear CAPM uses the Kalman filter and relies on the notion of state space to
estimate the conditional constant term and market beta of the multifactor CAPM.
This is represented by an observation equation and a transition or state equation,
that in combination express the structure and dynamics of a time varying system. A
state space model is specified where an observation at time t is a linear combination
of a set state variables, which compose the state vector at time t. Assuming the
number of state variables is m and the (m x 1) vector is 6 then the observation
equation can be represented by:

Ve =20+, e~ N (Oa Oﬁ) (13)

where z; is assumed to be known (m x 1) vector, and u, is the observation
error, which is assumed to be normally distributed with zero mean. The set of
state variables is defined from the minimum set of information from past and
present data and future values of time series are completely determined by the
present values of the state variables (the Markov property). The state space model
incorporates unobserved variables and estimates them with the observable model,
in imposing a time varying structure of the CAPM beta. The conditional betas are
estimated using the following observation equation:

ho=a + IBKalmaner +S,'KalmanSMB 4 h,’KulmanHML-F miKalmanMom

it

4z Kama g 10 + ¢, & ~ N(O, Q) (14)
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where R, and Ry, are the excess returns on the individual portfolio and market
portfolios at time t and &, is disturbance term. The exact form of the transition
equation depends on the form of stochastic process the betas are assumed to
follow and in this case a simple random walk is imposed as outlined in Brooks
et al. (2000). The transition equation is defined:

afeiman = o4 4 g, ne ~ N(O, Q) (15)
B = BRAM +ng mp~ N(O, Q) (16)
sivatman = gfaman 4y 0y ~ N, Q) (17)
piatman = pEatnan 4 e ~ N(O, Q) (18)
mfmen = m KA 4 e~ N, Q) (19)
gRalman — pKalman 4 g, e ~ N(O, Q) (20)

Together equations 14 and the combination of 15 to 20 constitute a Kalman
filter state space model. However, a set of prior conditional values are necessary
to forecast the future value expressed as:

gaman .y (gKaman | py) 1)
platman N ( plaman, Py) (22)
Sé(alman ~N (S Kalman Po) (23)
panan . (anan ) (24)
mKaiman N (chzlmcm Py) (25)
gKatman  py (gKaiman py) (26)

Brooks et al. (1998) cite that this technique uses the first two observations
to establish the prior conditions and then recursively estimates the entire series
prov1d1ng conditional estimates of ZKalman, ilfalman’ ,Bilt(alman’ Silt(alman hilfalman
and a[(alman

V. EMPIRICAL RESULTS
TimE-INVARIANT EMPIRICAL RESULTS — SINGLE AGGREGATE ASIAN MARKET UNIVERSE

Evidence from the factor coefficients, associated t-statistics and adjusted R?
for a range of augmented CAPM-based models is provided in Table 6 and 7.



290 Bruce Hearn

(panunuo)y)

SLT 61" YT 8¥'T LTT [rews STIT0 65660 1€82°0 LOES0 ¥612°0 [rews
60T YLT 97T 1€ 1€ 4 0v92°0 €09T°0 61¥T0 ¥9€T°0 TLOT0 4
91 ST 8TT 80T ¥8°1 € €€97°0 L8ST0 T8TT0 890T°0 0LTT0 €
€T 91T L61 65T 681 4 LSST0 WIT0 orIz0 €557°0 8561°0 4
661 96T 62T S6'1 €€T sig 9L£T0 00¥T°0 T8I0 6561°0 9L¥T0 sig
MO ¥ € 4 YS1H MO ¥ € 4 Y31
sonsne)Is-] ©1og 1IRIA
0LT 61 19°0 Lo 0zT'1 [ewis €510°0 6900°0 ¥€00°0 0v00°0 8500°0 [ews
Lyv 6v'¢ €9°¢ 1€°€ 6€°€ 14 YLTO0 1L10°0 1020°0 85100 €510°0 14
6T 61" (1] 1% ¥S'€ €€ € 0920°0 €¥20°0 S€20°0 1810°0 96100 €
4A8% YTy 1Ty 1Ty 9t 4 SLT00 6820°0 01€0°0 1$20°0 ¥920°0 4
0z'9 69°S 0St 9 L6'S aig 11500 €0v0°0 8€£0°0 £5€0°0 79100 sig
Mo v € 14 ysig pauos-gNS Mo v € 14 y3ig pauos-gINS
paos-TINH sonsnels-] pauos-TINH eydpy

N VD T Pued

0110§110d Pa}10s an[eA JNIBW-01-)00q 1S93Ie[ ‘9ZIS }s93Ie[ Y] ST SIYI dIdYM [-TINH/I-GIAS JO ann st ausoddo oy o[rym

orjopiod pojIos an[eA JONIBW-03-00q ISI[[BWS ‘OZIS JSI[[BUWIS ) SAI0UAP G-TINH/S-HINS OS — 159SI8] oY) SAI0Up | 9[IYm dNJeA JONIRIA 0} Joog
10 9718 JSI[BWS $AI0UIP G 18yl AON “((£661) YoUaL] pue ewe] jo anbruyod) Funios yoois ssed-om) woly paurioy) sorjojirod amumb pajios anfea
JO)IEW 0} 0Oq pue JZIS G JO suInjal Surjjapowt ur (9OQz) NI Jo [opour A)pmbif 10308] 0M] pUE (SULID) WNJUSWOW PUL INJBA JIBW 0} J0O(q ‘9ZIS
Surpnpour) [epout 10joeJ IN0J (£661) Meyre) ‘(onfeA JoxIew 0) J0oq pue 9zIs SUIPN[OUL) [9pOol 10J0e] I} (£66]) YOUdlL] pue euwie, oy} I0J SIOLId
pIepuels pue (parenbs-y) Jomod A10jeue[dxa ‘sonsne)s-} 9A1109dsal 110y} SpISTUO[E $I0}0B] UOTIEN]RA ISUTESE SIUSIOLJO0D ©1q Y} sopraoid o[qe) sty [,

ISIIATU() INIBIA]
[euoISY ueIsy 91832133y 10, — SOI[0J)10 A[UIN]) S}I0S IN[BA J1IIBIA-0}-)00¢ pUE ZIS ST J0] SYNSY [edrndury :9 qey,



291

Asset Pricing Evidence from Asia

(ponunuo)y)

Y0l 09'1 €ro— €0 80°0— [rews ¥L00'0  9ST10'0  L000'0— 62000  S0000— [ews
24! 6L°0 0 950 ¥6°0 v LOTO'0  THOO'0 82000 T€000 #5000 v
80°1 €0'1 SLO 0$°0 060 € 09000 $9000  9¥00°0 62000 65000 €
620 8L°0 LO'T SLO 091 4 L1000 9¥000 89000 6¥000 90100 4
88°0 01t C0— S1°0 671 sig 77000 LIT00  TI00'0— 60000 88000 sig

MO 4 € (¢ ySiH MO 4 € 4 ySiH
So1181I8)S-] NLQ?&
[PPou (€661) YoUdL] ewie] JI0)I.J-RIY ], 17 Pued
IvL00  TT80'0  61L0°0 €680°0  ¥SS0°0 [rewrs 62010 61890  TI8I'0 ¥6S€°0 97810 [rews
ISLOO0  ¥LSO0  S650°0 LSSO0  SISO0 v 06¥1°0  182C0  6061°0 0S0T0 08810 v
€890°0  ¥0900  S650°0 19500 SL90'0 € LVPLTO  ¥80T0  ¥ELTO 61910  8LETO €
60L00 19900 L8900 1¥900  #L90°0 4 16S1°0  88CTI'0 66110 SP8I'0  ¥S0T°0 4
€00T°0 76900 L8900 6CL00 L1600 3ig 60L00  ¥SPT'0 98800 60600 L1600 aig

MO 14 ¢ 4 y3StH Toxrg MO 14 3 4 y3StH
plepuels parenbs—y

(panuyuo)) :9 d1qel,



292  Bruce Hearn

(panunuo))

LLOO0 818070 LOLO'O  LS8O'0 0SSO0 Irews TISTO  SS89°0  980T0  SHSE0 9861°0 [rews
$990°0  8TSO'0  YESO0  €ESO0  96¥0°0 4 ISEE0  9LVED  00SE0  €ELTO vLYTO 4
19500 9¥S0°0 6£50°0 SIS0 6£90°0 € 0SPF0  6TSE0 €€TE0  6E6T0 €820 €
89500 0SSO0 T6S0'0  0850°0  9090°0 4 11970  #86€0  08F€0  TEEE0 8SLT°0 4
0£90°0 9S5O0 08Y0°0  LSSO'0 €5L0°0 sig LEEYD  66¥F0  TSSSO  €OLYO 788¢°0 sig
MO 4 € 4 yStH MO 14 € (4 yStH
IoLlg piepuels parenbs-y
¥S'€ £€9°0 8T'¢ 60 OB Irews €80L°0  SYIT'0 6E7€0  L8ET0 LYOT'0 [rews
90°'S L9°€ 81°¢ ¥$°0 1Te— v Tr99'0  109€°0 1000 1L¥0°0 ¥SST'0— v
vT'8 LOT 0€0 So'€— 9¢'¢— € 07890  €6TT°0 80€0°0  LLSTO—  19£€°0— €
89°G v9°¢ €9°C 780 09— (4 T0850  6T6E0 1L8T0  0L60°0 86CS0— 4
60'L vTe or°¢ Lo 1€7— sig 6CLO'T  9TEE0  ¥8STO  TTTL'O 8GLE0— sig
M0 14 € 4 ySiH M0 4 € z ySiH
SOInsTIeIS-] e1g TINH
0L0 vE1— 620 700 9¢'1 Irews 81600  9TLTO0— €SO0 6L00°0 §S91°0 Iewg
€0'C LT'E or'y ¥9'¢ e v 08S€'0  LLOEO  06¥F0  9LSED SETE0 v
0Ty 6L'€ €0's S6'y 8¢ € LTSY'0  €8LY0 18750 0¥6+°0 789%°0 €
s 79 S0'9 66°€ 87t 4 S8€9°0  ¥T€90 6£S9°0  6TLSO 98950 4
9L $6'9 69°6 909 16'S sig 6CSI'T  90LLO IvL6'0  ¥1860 8LOT'I sig
M0 14 € 14 yStH MO 12 € (4 ySIH
sonsnels-) e1ed dINS
Tl vy 68°C LT W Irews 8EIT0  LOE60  098TO  L8TSO ST Iewg
we 8¢ (4137 €v'e sTe v 0LTE0  +0TE0 86€€'0  991€°0 788C°0 v
9'¢ 00 §9°¢ oL'e €Le € vLYEO €190 TTSEO  S9TED 0€E0 €
LT 88°¢ LL'E 76y sTe 4 088€°0  ELVED 67SE0  1€8€°0 00¥€°0 4
€T’s €Cy 1459 9s't 0€9 sig €0LY'0  T90%0 696£°0 09140 0¥2S'0 sig
MO 14 € 4 ySIH MO 14 € z USIH
sonsne;s-} msnﬁ{

[PPOW (€66T) YOUI ] BwIe] J0JORJ-DIY ], T [Pued

(panuguo)) :9 31qe],



293

Asset Pricing Evidence from Asia

(panunuo)y)
L0 €€T—  0€0 €00 oFl [rewts SS60°0  L89TO—  TLSOO 79000  8L91°0 Iewg
907 €€ €Iy L9¢  €S°€ 4 TI9€0  T60E0 9610 06S€°0  99T€0 4
STy T8¢ s 96t 10 € I7SY'0  S6LY0 00SS°0 IP6v'0  8ELYO €
9'S  0£9 LO'9 607  €S¥ 4 €6£90  8€€9°0 77590 LSLSO  $595°0 4
8L 969 16'6 vI'9  $09 sig 6SST'T  L69LO £€9L6°0 9¢86'0  STLI'T sig
MO 14 € 14 yStH M0 4 € (4 yStH
sonsnes-] e1g gINS
oL1T  8¢¥ 16T LT 6£T [rews v60T0 19260 §T8CT0 LOESO  SISTO Irews
e T8¢ 86°¢ vre  ¥TE 4 vETE0  981€°0 T6E€°0 0SI€0  9I8T0 4
8¢ 00F v9°¢ 69¢  LLT € LSYE0  665€°0 661€°0 ¥9TE0  89€€0 €
9t  06¢ LL'E s6v  LTE 4 0L8€0  9SHE0 €YSE0 86LE£0  8EHE0 4
6I'S  0g¥ 61°S WYy SH9 sig L99Y'0  E€LOYO 60 vEIF0  S8ISO sig
MO7] 4 ¢ (4 YStH MO 4 ¢ (/ YSIH
sonsnels-} €log 19YIeIN
€'l L1 100 LTO0  TO00 [rewtg #8000 99100 10000 #2000 10000 Iewg
6V €80 ) 090  $0T 4 SITO0  9%00°0 62000 9€000  T900°0 v
60'T SO’ 080 80 YOI € €9000  8900°0 15000 0€000  €L00°0 €
1€0 280 80°1 80  OF1 4 02000  0S00°0 6900°0 95000 L6000 4
01 10T Iro—  #20 2971 sig 7000 STI00 90000—  SI000 00100 aig
MO 4 € 4 UStH  poMos-gAIS MO 4 € (4 yStH poIos-gINS
pauos-TINH sonsneIs-] pauos-TINH eydry

[PPOW (L66T) MBYIe)) 10)0€8J-Inoy ¢ [Pued

(panuyuo)) :9 d1qe],



294  Bruce Hearn

(panunuo)y)

9/900 81800  80L00 65800 0SSO0 [rewts LESTO 65890  T180T0  LISEO 18610 [rewts
9900  62S00  9¢50°0  $€S0°0  +6¥0°0 1% 8GEC0  ESPED  €9YE0  SOLTO  SISTO 14
79600 LPSO'0  6€S0°0  LISOO  +£90°0 € LTPP0  66vE0  0TTE0  L6STO  T0VTO €
0LSO'0  ISSO'0  €6S0°0 08500 90900 4 8SP'0  096€0  THPED  OYEEO  LLLTO 4
0€900  LSSO'0  08¥0°0  LSSO0  ISLOO sig 7€9°'0  OLYY'0  SSSS0  L69Y'0  816£0 sig
MO 4 € (4 ySIH MO 4 € (4 ySIH
Jo11g pIepuel§ patenbs-y
€6'0— 81T~ €L0— €90 LLO— [rewts €8T1°0— 9€CI'0— 6£600— TESO0  LTLOO— [rewts
69°0— SH'0— 10— or'0— 80 1— 14 1001°0—  T8P0'0— LLIOO— SHPOO— SLE600— 14
€0— 670~ LY 0~ €0°0— 18°0— € 6v70°0— S8€0°0— SI90'0— 8T000— €891°0— €
€T0— €0— €ro— 88°0— 88°0 T L9T0°0—  L¥PO'0O— L9TO'0— S680°0— 1010 4
Y0 1— 1€0 $9°0— 18°0— 00'1— sig 0S60°0— ¥620°0  0IL0'0— LOLO'O— O0SFI0— sig
MO ¥ € 4 Y3t s ¥ € 4 Y3t
Sonsnels-} elogd INOIN
LY'€ €50 v1°¢ $6°0 L60 [rews 6€69°0 L6600  STEEO0  TSYI'0 65600 [rewts
98t €S¢ STE L0 9¢T— 14 0TS9'0  TPSE0  086T0  LIVO0  TLOTO— 14
89°L 10 0 68— 9T ¢— € 99/9'0  9¥TTO  €€20°0  I8STO— L9SE0— €
€56 1793 IS¢ Lo 8Sv— ré 69L5°0  ¥L8E0  IS8TO 19800  tLISO— 4
8T°L €€'¢ 88T L9°0 Y T— sig €190'T  79¢€0  L6YTO  9EIT0  8€6£0— sig
Mo 12 € 4 Y31H MO 12 € 4 Y3t
Sonsnels-} v1eg TINH

(panuguo)) :9 31qey,



295

Asset Pricing Evidence from Asia

(panunuo)y)
69—  6L1 19— 61—  I€L— [rewts SLIV'0—  LLLTO 0€9€°0—  LT8T0—  T8LTO— [rewts
vL'9—  T09—  ¥09—  6¥9—  09°S— 14 8PP 0—  926T0—  TS6TO— 00—  LOTTO— 14
8LL—  6SS—  S89—  [8E¢—  6TE— € €€6€°0—  TLOSO—  9I16T0—  LTITO—  +THT0O— €
I€6— +¥S9—  009— 06S—  LET— 4 LISE0—  0€S€0—  €8€€0—  0L0S0—  6691°0— 4
9L'S— 69—  €86—  8¢P—  SEE— sig LERE0—  ¥9¢€0—  TIOLO—  91970—  €60€0— sig
MmoT 14 ¢ 4 YS1H MO 14 € 4 Y31y
sonsnels-] e1ed TINH
9L9 LL'S €S 90t 6CT'S [rewts 8¢SS0 1¥58°0 8¢8S°0 81TL0 YTy 0 [rewts
89°L 186 6C°S 9'S ladd 14 L979°0 0960 TS87°0 €180 £68¢°0 14
9¢'9 LY'S €r's 80°S 6€°€ € 66LS°0 €600 €19%°0 ¥8LE°0 STTY0 €
St'L 84'S 69'S 899 0S¢ (4 61950 9960 188+°0 90050 95¢¢°0 4
) 079 €IS LO9 €09 sig 66£S°0 81750 8LTH0 L86€0 0r61°0 sig
MO ¥ € 4 Y31 MO 14 € 4 Y31
sonsnels-i ©1og 1IRIA
e L60 1€0 €9°0 081 [rewts 02100 8+00°0 L1000 8€00°0 $900°0 [rewts
LSV 96°¢ ¥9°¢ 8T'€ 8¢ 14 €400 LSTO0 78100 8¢10°0 0or10°0 14
€9 ocy 61t €S'¢ 0T'€ € 8¢70°0 87200 81200 L9100 8L10°0 €
1Ty 1§57 ST 0Ty 9t 4 €520°0 ¥920°0 88200 LTT00 0200 4
LL9 S0'9 9t 06t 86°'S sig 70500 08€0°0 81€0°0 9€0°0 SHP0°0 sig
MmoT ¥ ¢ 4 Y31y MO 14 € 4 Y31y
SornsneIs-] eydy

(9ouB[EqRY IBAX T) PPOUW (900T) NI 10JIBJ-0M], p [PUE]

(panuyuo)) :9 J1qeL,



296  Bruce Hearn

(panunuo)y)

8S'1 wLy 0TT €€°T 60T [rews TPITO  8OLO'L  TL8TO  LIOSO 68070 Iews
L8'1 9T 0r'e €1 81°C b L09T0  S9STO  E€LYTO  S6€TO  OVITO b
v6'1 LTT L0T S6'1 LL'T € 18670  9ISTO  €5TC0  991T0  I8€TO €
L6'1 16'1 LL'T €€°T 181 4 LLYTO  CTOTO  880T0  SISTO  6¥ITO (4
LL'T vE'T v0'C SLT 01'¢C sig 9870  99¥T0  €6LT'0  8I6T0  TISTO sig
M0 4 € 4 ySiH MO 4 € 4 ySiH
So1ns1eIs-] elog 19IRIN
e 650 99°0 80'T L8'T [rewg 9rI00  STO00  6£000  €9000 #8000 Irews
€1y rre Sre (" 9'¢ 4 89200 SLIO0  TOTO0 09100 09100 4
60t 60t 107 09°¢ (43" € 79200 9¥T00  LETO'0 88100  TOTOO €
00t 96°€ Yo'y v6'E €Ly (4 SLTO0  T8TO'0  LOLOO  9¥TO0  TLTOO (4
879 €56 1424 S9'Y 88'G sig LTSO'0  TOPO'0  SEEO'0 L9EOO  OLKOO sig
S 4 € 4 I SonsIe)s-) MO 14 € 4 yStH eydpy
(duE[RqAY YPUOA T) PPOU (90(T) NI'T 10)IEJ-0M], :§ [Pued
€1900 06900 68500  0I800  Lv¥0'0 [rewg TC6E0  9T8LO  9€TF0  IS6E0  LITFO [rews
$0900  S6¥0°0  SISO0  69¥00  L9K00 4 €ESH'0  ¥8TFO  TB6E0  80VFO  LSECO 4
79500 €TS00  STSO0  LTSOO  I¥90°0 € SLPP'0  T8OFO  6¥9E0  9SLTO  0I¥TO €
90900 69500 90900  SSSO0 09900 (4 PrP6E0  889¢0  16T€0  TLLEOD  T8STO (4
[€60°0  €090°0 17900 16900  8.80°0 sig 90070  S8SE0  9€9T0  IS6I0  6S81°0 sig

(edur[Rqay I8AX T) PPOW (9007) NI 10)OEJ-0M], i [PUed

(ponuyuo)) :9 dqeL,



297

Asset Pricing Evidence from Asia

“(0000°S = YIPMMPUR] PIXTJ ISOM -AOMON ‘[OUIY JHI[MRE) SOURLIBAOD 2 SIOLIS pIepuels DVH 5000 > d;, ‘100 > d, ‘500 > d_,

YELOO  SPLOO  $890°0 85800  9TSO0 [rews TLTIO0  ILPLO SITTO  01T€0  1881°0 [ews
TELOO 89500 T6SO0  8SSO0  9IS00 12 9961°0  €9¥C0  IS0T0  €60T0  0L8T0 14
9900 00900 86500 99500  €890°0 € 96610  622C0  99L1'0 6910  SSET°0 €
YOLO'O  0S900  €8900  1€900  6990°0 4 P8I0 TOLI'O  €8PI'0  ¥S6I°0  LEETO 4
Y0010 8900 18900  6€L00  T1€60°0 sig €1L00  LSLT'O  ¥EIT0  98L00  9£80°0 sig
MO ¥ € 4 Y31 MO ¥ € 4 Y31
I01Ig pIepuels porenbs-y
€9'T— TT0— 90T~ Se0 crI— [rews T89T°0— 6ST00— 9£91°0— 8b€00  TOLOO— [rewts
T S9'T— €0'1— L0— 650 12 01ST0— 88€1°0— TP8O'0— SLSO0O— 1¥€0°0 v
€8'1— LYT— 8I'I— €'l 680 € I¥81°0— S8YI'0— 08600— +C800  +¥60°0 €
61 C— 6LT— 07— ov'1— 0TT 4 L90T0— 08YT0— Ov61°0— 6ITT0— 0£61°0 4
[ANE 61— LOT— Y1°0— 90°0 sig SOP1'0— 89ST°0— LILT'O— L9TO0O— 9L00°0 sig
Mo ¥ € T Y31y MO ¥ ¢ T YSIH
sonsne)s-} v1Reg TINH

(9our[RqaY 1BAX 1) [PPOW (9007) NI'] 10J08J-0M], :S [PUB

(panuguo)) :9 31qe],



Bruce Hearn

298

(panunuo)y)

€L9€°0 16190 889¢0  89¥T0O  S66I'0  €LYTO §T0  ¥60€0  9IvT0  TCIE0 8190 (€) ;g pasnlpy
[zl [eL0] [96¢—1 [ize=]1 loec—1 [rze—]1 [861—1 [980—] [z81—1 [6Tcc—] [991—]
9t°0 TwWeo ILV0—  T9L0—  $EV0—  TI9E0—  CE€TO— 860°0—  80TO— 90€0—  6ITO— TINH ®19g
lez1—1 [280—]1 [gTC [(L90—-1 [ggo0] [+0C] (802l [eg1] [86'1] [96'1] [L6°T]
9L§0—  6I€0—  ¥0€0 T0— LO0 L1T0 8070 €020 9720 86T°0 LSTO qINS By
eyl [+09] [807] [L6T] ozl [oL¢] [LE 7] [eL¢l [10¢] [ec¢] [¥0¢]
LTS0 846°0 L9S0 119°0 61+°0 76€°0 €010 65€°0 19€°0 91°0 1270 1IN By
[950] [ve1] [2970] [091] [1o1] [L80] [oz'1] [1L0] [68°0] loz1] loz'1]
L000 S10°0 £00°0 S10°0 L00'0 S00°0 900°0 €000 S00°0 L000 L000 (%) eydry
A4 T Pued
T€TE0 68090  8TLTO  C€LLI'O  ¥TSI'0  STLI'O  19IT0  €¥8TO 8610  €TSTO  €1CTO (1) 2o passnlpy
(29Tl [es vl [es¢] [sszl [c6°1] [c12] [eg2] [c1¢] [o1°2] [ev ] [6¢72]
€8L°0 880°1 €6£°0 S50 ¥2€°0 €92°0 6620 80 9520 €€°0 S0€0 o) a1 AVRAETS
[c60—1 [¥e1l [6971] [zs0l [vr1l [s12] [ov] lozel [Lee] [69°C] [¥Le]
L00'0—  L000 110°0 S00°0 L00°0 6000 1100 8000 100 7100 $10°0 (%) eydry

INdVD T Pued

1a-ora ora 6d 8d Ld 9d el ya £d «a 1a

omow Apmbiy Sursn uroue[eqal [enuue WO paULIO} I8
sorjoptod asay T, “Aipbiyyr 1soyS1y st 01 [y Aupmbiyyrisomor st 1 ((9007) N1 Jo anbruyoe) Sunios yoo03s ssed-o[3urs woij pauwtioy) sorjojrod
o[mumb peytos Arpinbry 0] Jo suinjax Surfepowr ur (9OQg) NI Jo [opowr A)pmbif 10308] 0M] pue (SWIS) WNJUSWOW PUE IN[BA JONIBUWL 0] J00q ‘9ZIS
Surpnyour) [opowr 10308J I0J (£66T) MeyIe)) ‘(en[eA JaxIeur 0) J00oq pue AZIs SUIPN[OUT) [OPOW J0Joe] 921y} (£66]) YOUAL] pPue euIe JY) J0J SIOIId
paepue)s pue (parenbs-y) 1omod A1ojeue[dxa ‘sonsnels-1 9anoadsar 119y opIsSuole $10J08] UOHBN[BA JSUTESE SJUSIONJ0D ©1aq ) sop1aoid 9[qe) SIy [,

ISIIAIU() JIIBIA [CUOISIY URISY )eTIZTY J0,] — SOI[0J110] (] (310S JedX 1) ANpmbI o 10§ s3nsY [edrardwry :/ d[qel,



299

a

Evidence from As

icing

Asset Pr

(panunuo))
-—  9%060  ¥89C0  €981°0  €081°0 GLED  ¥S9E0  8L9¥0 8090  €TESO  T0SSO (@) ¥ pasnlpy
losorl  [tro-] [eo1—1 [69c—1 [iv6—1 lee6—]1 [896—]1 [L85—] leco—] [s1°6—]
-- TL9°0 9000— 9€1'0— TEI'0— TSTO—  1TT0-— T0—  9T0— 80£0—  8TE0-— Aypmbry relog
[8%v] lev€l [06°C] [LsT] (6611 (186l [+0°G] [8T] [8S ] [8vv]
-- 1950 86£°0 9690 LTr'0 19%°0 €LY 9€¥°0 6510 TLS0 1950 1A B
[16°C] [s9°1] [¢i0] (101l [90°C] lezel [90°C] [ssT] [16°C] (16Tl
-- 110°0 170°0 ¥00°0 9000 800°0 100 L000 8000 100 110°0 (%) eydry
(A1) Aypmbry :p PUeq
808€'0  6¥C90  89L£0  8SSTO  60IT0  ¥0STO  LSYTO  69€€0  HPTO  6SIE0  #¥9T0 () ¥ pawsnlpy

[scel [occ] [1etl [8L°1] [9v°1] [es'0—1 [szo—1 [srz—1 [980—1 [¥80—1 [c01—]
€Ce0 §cco 10 690 9810 8600— CC00— 99I'0— 8800—  SOI'0—  L600— WMUSWOIA e1og
(rrrl (6901 [cov—1 [lecc—1 [e6c—1 [1v'e—1 [1oc—1 [180—1 [681—-1 [zpe—] [eL1-]

9¢t’0 §cco ay'0—  T8LO0—  8¥Y'0—  ¥SE0— €C0— 9800— 10CT0— 86T0— CTITO— TIAH -®¥1°d
ev'1=1 [ve0—1 [oTTl (L80—1 [81°0] (v0°Cl [1o°cl [L0°T] [so°cl (eocl [v0°Cl
9¢9'0—  19¢0—  LLTO LTO0— SO0 Se€To cIco Y€T0 o 8LTO SLTO dINS ‘ereg
l6L] [82°9] (STl [90°€] [ezT] (L9°€] [9¢v] [LL€] [00°€] [ceel [v0°€]
§eso LY6'0 9960 6090 L1¥'0 60 €010 9¢°0 19¢°0 €910 o 1IN -Blog
[rsol [oz1] [ss0l [estl (2601 [€6°0] [oz1] [LL 0] (2601 eTtl [ezt]
L00°0 ¥10°0 ¥00°0 ¥10°0 9000 S000 9000 €000 G000 L000 8000 (%) eydiy

woN + 44 :€ Pued

1a-ora ora 6d 8d Ld 9d cd ya £d «a 1a

(panuyuo)) :L d1qeL,



300 Bruce Hearn

"(0000°S = YIPLAPUBY PIXT ISOM-KOMAN ‘[OUISY NO[IRE)
QOUBLIBAOD 29 SIOLIS pIepuels DVH (£) ‘918l 9a1) YSUI Sk uaye) P[aIk Amseal] SN 18k O (7) ‘sonsneis-1 are sasayuared ur s1oquiny (1) :SSION

——  LE060  99LE0  YPITO  IE€ETO  ¥86E0  S99€0  YOLK'O  T6SKFO  96£S0  9¥S0 ($) ¥ passnlpy
Prorl  [veol  [cci—1 loge—1 lere—1 lere—1 [wLv—1 lees—1 loLs—1  [s8+—1
-- €890  THOO  8EI'0—  ¥CI'0— 9TTO0—  60T0—  €81'0— 9¥T0—  88TO—  LIE0— Kypibry :erog
[L00] [81°1l [socl [0s°1] [oco—1 [99°0l (se1—1  [1o—1 [ero—1 [Lool
-- S000  €€1°0 €1€0  LTTO  STO0—  SKO0  LOI'0O—  6000—  TIO0—  S000 WNUSWOIN B1og
(1g0—1 [21v=1 [10c—1 [e—1 pre-1 [we1—1 [800—1 [901-1 [s61—1 [180-1]
-- €L00—  10S0— TILO— $6£0— 9STO—  6€1°0— 9000—  #600—  €LI'0—  €L00— TINH &g
(190l I8l [po1—1 [1zo—1 [8c0l  [1e0l  [czc1l  [ecol  focol (19700
-- €L000  v0€0  8S€0—  ¥HO0O— TG00 6,00  SIT0 9800 600 €L0°0 NS ‘eg
[L6¢] [¥8¢l [ceel [zscl [€9¥] [ev ¢l [1sv] [z6€l €Tyl [L6¢]
-- 8860  ¥¥S0 1890 €810 11S0 €150 9§+ 6v'0  ¥I90 8850 ISR AT |
L1l ftsol o I8stl [oo1l  lectl syl [8o1l  [eorl  leetl LTl
-- 100 €000 S100  L0O0O  9000 8000 S000  LO00 60070 100 (%) eudiy
SJI0)J%J [V :9 [Pued
6650 LITL'O  TTOLO  SO8T'0  60L1'0  SI8I'0  THCTO  LPIEO  TETO  TIOEO  ¥ILEO (@) d pasnlpy
[66°S] (6871 [v1el [oL1] [srel [co1—=1 [lev'1—1 [ivz—1 [voc—1 [81'c—1 [SI'v—]
Il LLO  ¥TTO0  T6I'0 S0T°0 1Cro—  811°0—  8SI'0—  T8I'0—  9¥T0—  T1¥0— Anpbry :erog
[LTel [60°¢] (08¢l [99°¢l (€0l [v6'1] [9s] [06°C] [96°1] (L1l [96°1]
1S6°0 L61'1 S0 LLSO €660 9¥T0  €8T0  LSTO €00 S6T0  9¥TO IR Elog
[cro—1 [8zel  [es1l (190l [ierl  lee1l  locel  [eerl  [stel [yl levad
1000— 11000 TI00 9000 8000 6000 1100 L000 6000 1100 2100 (%) eydry
() Aypmbry i pueq
1a-ora ora 6d 8 La 9d sa v €a a 1a

(panuyuo)) :L d1qe],



Asset Pricing Evidence from Asia 301

The former (Table 6) focuses on 25 size book-to-market quintile portfolios as
the test assets, while the latter (Table 7) focuses on liquidity sorted decile (10)
portfolios. The universe is Asia overall, although similar results are fund across
Asia excluding Japan and Japan only universes.

The findings from Table 6 reveal that across the universe of 25 size, book-
to-market sorted constituent portfolios, the Fama and French (1993) three factor
model (henceforth FF3F) yields the best results in terms of explaining the cross
section of stock returns. The FF3F has a higher R? than comparable single factor
CAPM models while also importantly having a reduced statistical significance
associated with Jensen alpha’s across all 25 models. It is notable that a four factor
(4F) augmented model, including the momentum factor, yields no discernable im-
provement over the FF3F model, while the coefficients associated with momentum
factor almost wholly lack statistical significance at any confidence margin. A final
observation is that while both two factor liquidity augmented models (first with 1
year rebalanced measure and second with 1 month rebalanced measure) lack the
explanatory power of preceding models, such as FF3F or 4F, that the coefficients
associated with the 1 month rebalanced measure almost wholly lack statistical
significance across all 25 quintile portfolios. This would infer that of the two
liquidity-based models the 1 year rebalanced model yields superior explanatory
power in contrast to its 1 month rebalanced counterpart. However to sum up — and
the evidence from 25 quintile sorted portfolios alludes to the superiority of FF3F
model.

The evidence from Table 7 reveal that the single factor CAPM is poor in
terms of the majority of decile time series regressions having statistically signif-
icant Jensen alpha terms and yielding markedly lower R? than any other class
of model. FF3F models yield a considerable reduction in statistical significance
of Jensen alpha term and increase in R? across all decile portfolios. This is also
true of 4F (FF3F plus momentum factor) models although notably the beta coeffi-
cients associated with momentum factor almost wholly lack statistical significance
with the sole exception of highest (D10) illiquidity portfolio. There is equally a
marked contrast in the performance between the two two-factor liquidity models
i.e., the 1 year rebalancing factor and 1 month rebalancing factor. The former
yields elevated R? and reduced significance of Jensen alpha terms while the lat-
ter (1 month rebalancing) generally yields lower R? explanatory power and has
a greater number of constituent regressions with statistically significant Jensen
alpha terms. The R? explanatory power of the two-factor (1 year rebalancing)
liquidity model is on a par with that of the five factor (5F) overall model contain-
ing all factors together (with the sole exception of 1 month rebalancing liquidity
factor which is omitted in place of its 1 year counterpart). To sum up and the
evidence from time series regressions in Table 7 infers the superiority of the two-
factor (1 year rebalancing) liquidity model over all other alternative multifactor
models.
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TimE-INVARIANT EMPIRICAL RESULTS — COMPARISON ACROSS UNIVERSES

We use the F statistic from the Gibbons, Ross and Shanken (1989) (henceforth
GRS) to formally test the hypothesis that a set of explanatory variables produces
regression intercepts for a set of test assets or portfolios that are all jointly equal
to zero. We use six sets of explanatory variables in all — with each corresponding
to one augmented CAPM-based model. These are employed on a set of test
assets, or portfolios, which are the individual decile portfolios sorted on basis of
1-month rebalanced liquidity, 1-year rebalanced liquidity and then momentum. A
further final set of test portfolios is derived from country-level portfolios, albeit
for those countries with time series of the same length as that of overall sample.
Thus smaller country-level time series were dropped from consideration, such as
country portfolios for Oman, Laos, Cambodia where at best only a few years data
were available. It should be noted that a complication arises due to collinearity
between the formation of GRS test statistic and the valuation factors implicitly used
within the models it is employed. As such we run GRS tests across 8 of the decile
portfolios in each case — omitting the extreme portfolios (D1 and D10) from which
liquidity and momentum valuation factors are formed. Furthermore owing to the
complex formation of both the FF3F size and book-to-market valuation factors —
which are based on portfolio formation from across the sample universe, we omit
the 25 quintile size and book-to-market sorted portfolios from consideration under
GRS methods.

The results from Table 8 overwhelmingly reject null hypotheses of all regres-
sion intercepts being jointly equal to zero. These are rejected with p < 0.01
confidence margin. Furthermore we repeated these GRS tests across all three
universes, namely Japan only (in panel 1), Asia excluding Japan (in panel 2),
and then Asia overall (in panel 3). The rejection is universal across these uni-
verses too. This high and universal level of rejection by GRS method is also
a common finding in literature with Fama and French (1993) reporting simi-
lar evidence in a single country US-based sample and Hou et al. (2011) in a
multi-country sample focussing on large world markets. While this unanimous
rejection of null hypothesis of joint intercepts equalling zero underscores an in-
ability to use the GRS effectively to discriminate between comparable models,
it does reveal the weakness of time invariant methods as a class of model in be-
ing robust to intra and inter-market segmentation. This is a particular problem
in multi-country samples, such as our Asia overall universe and Asia excluding
Japan universe, but it is also prevalent within the Japan only universe. This is
comprised of 5 regional equity markets peripheral to the central “world” market
of Tokyo where these are socially embedded within Japan’s distinctive regional
political economies — such as Sapporo market in distant Hokkaido island, along-
side similarly distinctive Fukuoka and Nagoya exchanges in equally distant and
distinctive regional political economies. In this light the GRS test statistics pro-
vide strong support for the weakness of time invariant parameter asset pricing
models.
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Vietnam (Universe: Asia Overall)
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Figure 1: Vietnam (Alpha)

Vietnam (Universe: Asia Overall)
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Figure 2: Vietnam (Beta Market)

TiME VARYING PARAMETER EMPIRICAL EVIDENCE

The results arising from our application of the Kalman filter methods to re-
lax the time-invariant assumptions inherent within the neoclassical asset pricing
methodology associated with CAPM-type multifactor models are presented in
Table 9. Further to having estimated all time varying models the mean time series
time-varying alpha (time-varying equivalent to intercept) alongside the proportion
of sample for which it’s associated lower standard error band is negative are re-
ported. Coefficients with lower standard error bands that are negative are deemed
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Vietnam (Universe: Asia Overall)
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Figure 3: Vietnam (Beta Liquidity)
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Figure 4: New Zealand (Alpha)

to lack statistical significance. The importance of this lacking in statistical signifi-
cance (or negative standard errors) in the context of each models alpha is that this
“fits” with theory inasmuch that asset pricing theory predicts alpha (Jensen alpha)
should not be statistically significantly different from zero. As a final means of
discriminating between models we use the Aikaike Informational Criterion (AIC)
statistic.
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Figure 5: New Zealand (Beta Market)

New Zealand (Universe: Asia Overall)
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Figure 6: New Zealand (Beta Liquidity)

The results reveal substantial support for the use of time varying CAPM-based
models. An overwhelming majority of lower standard error bands of alphas
are negative (generally over 90% of sample period). Furthermore the average
z-statistics of final period alphas are generally extremely low and below any
discernable confidence margin.
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Figure 8: Hong Kong (Beta Market)

E

.S
Finally the evidence from AIC statistics reveal a general tendency for tests

undertaken on quintile portfolios to favour FF3F model (i.e., CAPM augmented
with size and book-to-market terms) while tests undertaken on the three classes
of momentum, liquidity (1 year rebalance) and liquidity (1 month rebalance)
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Figure 10: China Shanghai (Alpha)

- SE
portfolios reveals a general preference for the two-factor CAPM augmented by
the 1-year liquidity factor. These preferences based on AIC are similar across Log

Likelihood, SBC and HAC information criterion too — though these have been

omitted for brevity.
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Figure 11: China Shanghai (Beta Market)
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Figure 12: China Shanghai (Beta Liquidity)

TmME-VARYING PARAMETER MODELS AND STRUCTURAL BREAKS

We further elaborate on time-varying parameter coefficient models through their
application to two factor CAPM models augmented with 1 year liquidity factor
with these being applied to the modelling of individual country-level portfolios.
The loci of each of the three parameters arising from these models, namely alpha,
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Figure 13: Malaysia (Asia overall universe) (Alpha)
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Figure 14: Malaysia (Asia overall universe) (Beta Market)

beta on market portfolio, and beta on liquidity factor, are revealed in Figures 1
to 26.

Figures 1 to 16 reveal significant structural breaks in time-varying loci of
market beta coefficients as well as liquidity beta coefficients for Vietnam, China
(Shanghai), New Zealand, Hong Kong and Malaysia. In particular these reveal the
utility of time-varying methods over and above conventional time-invariant models
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Figure 15: Malaysia (Asia overall universe) (Beta Liquidity)
Maldives (Universe: Asia overall)
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Figure 16: Maldives (Asia overall universe) (Alpha)

where in all cases the loci of alpha terms is centred on 0, despite obvious variation
around this and while the lower standard error band is generally negative inferring
a lack of statistical significance. In particular the appreciation of the market beta
in Vietnam and China (Shanghai) in the latter part of sample period infers the
greater degree of integration of these markets with that of the wider Asian region.
Hong Kong by comparison has a relatively stable, if variable, market beta loci
centred on value 1 underscoring the centrality of this market within the Asian
market universe.
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Figure 17: Maldives (Asia overall universe) (Beta Market)
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Figure 18: Maldives (Asia overall universe) (Beta Liquidity)

Figures 16 to 21 reveal the time-varying coefficient loci, for alpha market beta
and liquidity beta respectively, for two very small equity markets within the Asian
region: Mauritius and Maldives. The market beta coefficient loci for Mauritius in
particular exhibits similar profile of distinct structural breaks that is common to
larger markets outlined above, such as Hong Kong, New Zealand and Shanghai
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Figure 19: Mauritius (Asia overall universe) (Alpha)
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Figure 20: Mauritius (Asia overall universe) (Beta Market)

(China). However the time-varying liquidity beta loci in particular bears a strong
resemblance to that estimated in Hearn (2012) although in that study a shorter
sample period was used (ending in 2008) and the estimation universe was that of
Sub Saharan Africa. In contrast the extremely small micro-market of Maldives
has a market beta centring on zero — inferring minimal integration with Asian
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Figure 21: Mauritius (Asia overall universe) (Beta Liquidity)
Japan Tokyo (Universe: Asia Overall)
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Figure 22: Japan Tokyo (Asia overall universe) (Alpha)

regional universe. However the liquidity beta locus exhibits two distinct phases of
significant elevation. Each corresponds to a period of distinct domestic political
uncertainty. However the more general complete lack of integration of Maldives
market with Asian universe is very apparent in terms of both market and liquidity
betas centring on zero for much of the sample period.

Finally figures 22 to 26 reveal that time varying coefficient loci for models
estimated on Tokyo (Japan) using two respective market universes: the first being
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Japan Tokyo (Universe: Asia Overall)
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Figure 23: Japan Tokyo (Asia overall universe) (Beta Market)
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Figure 24: Japan Tokyo (Asia overall universe) (Beta Liquidity)

Asia overall and the second being Japan only. While both profiles of time varying
alphas are centred on zero, the alpha generated on Asia overall universe exhibits
much greater variation than its counterpart estimated on Japan only universe.
Similar differences are apparent in the market beta loci — where that estimated on
Asia overall universe exhibits more variation in contrast to its Japan only universe
counterpart where the market beta is clearly centred on value 1, indicating the
dominance and centrality of Tokyo within Japanese universe.
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Figure 25: Japan Tokyo (Japan only universe) (Alpha), Japan Tokyo (Japan only
universe) (Beta Market)

VI. CONCLUSIONS

This paper contrasts six capital asset pricing models (CAPM) augmented with
different sets of five valuation factors — including Fama and French (1993) size and
accounting book-to-market value, Jagadeesh and Titman (1993) momentum, and
the liquidity factor of Liu (2006) constructed firstly using an annual rebalancing pe-
riod and secondly using a monthly rebalancing period. The sample used is based
on a comprehensive Asian universe comprise of top tier blue chip stocks from
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Figure 26: Japan Tokyo (Japan only universe) (Beta Liquidity)

29 constituent markets. Two sub-samples derived from this are also used: the first
based on all Asian countries excluding Japan and the second being Japan only.
This latter national universe contains Tokyo plus four regional Japanese markets.
As a final means of gauging the impact of segmentation within market universes
on modelling techniques we undertake a comparison of the time-invariant param-
eter models, upon which conventional CAPM methodology is based, we develop
Kalman filter time-varying parameter models using same factors as their time-
invariant counterparts.

Our findings suggest there is considerable inter and intra-market segmentation
which is apparent both within the single national universe of Japan as well as the
broader and more heterogeneous Asia excluding Japan and Asia overall universes.
This segmentation is reflected in the poor performance of time-invariant parameter
models upon which the conventional CAPM and augmented CAPM methodology
is based. In contrast time-varying models employing the Kalman filter yield valid
alternatives with differentiation of optimal performing models being based on
maximum likelihood information criterion. We find evidence that the two factor
liquidity augmented CAPM outperforms alternative augmented CAPM specifi-
cations in explaining the cross section of stock returns. Furthermore while the
benefits of the additional liquidity factor are centred on the annual rebalancing
metric as opposed to its monthly rebalanced counterpart.

Overall our findings are important for investment managers seeking to hedge
risks when diversifying across multi-country regional universes, such as Asia, and
firm’s financial managers seeking to raise capital and thereby attaining a better
understanding of the impact of various risks in terms of cost of equity capital.
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